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Rate Allocation for 2-User MAC with
MMSE Turbo Equalization

Marcus Grossmann, Thomas Ortlepp, and Tad Matsumoto, Senior Member, IEEE

Abstract—We consider the problem of rate allocation in
frequency-selective 2-user Gaussian multiple access fading chan-
nels employing turbo equalization. The turbo equalization frame-
work used in this paper contains a soft cancellation frequency
domain minimum mean squared error equalizer and two a
posteriori probability channel decoders. Using the relationship
between the rate of any code and the area under its corresponding
decoder extrinsic information transfer (EXIT) function, we derive
an upper bound on the rate region of the 2-user turbo system,
given the EXIT characteristic of the equalizer for a particular
channel realization. With the rate region upper bound, we
then study the problem of maximizing the sum rate of both
users, and provide an approximate solution to this optimization
problem. Based on the obtained result, a practical code selection
algorithm for rate allocation at both transmitters is proposed. In
addition, we discuss the extension of the proposed algorithm to
an outage-based rate allocation approach. Numerical results of
capacity calculations and throughput simulations are presented
to demonstrate the performance enhancement achieved by the
proposed rate allocation technique over automatic repeat request
with fixed coding rate.

Index Terms—Two-user multiple access channel, rate allo-
cation, extrinsic information transfer chart analysis, minimum
mean squared error equalization.

I. INTRODUCTION

ECENTLY, iterative (turbo) techniques have been rec-
Rognized as practical solutions to multi-user detec-
tion/equalization problems in coded communication systems.
In [1], utilization of the optimal a posteriori probability (APP)
equalizer (EQ) in combination with the APP-based decoder
(DEC) is considered for turbo equalization in frequency-
selective fading channels. The turbo EQ of [1] achieves
excellent performance, however, its complexity is prohibitively
high in channels having a medium-to-large number of multi-
path components. In [2], the APP detector (DET) is replaced
by a less complex DET that performs soft canceling and
minimum mean squared error (SC MMSE) filtering. This SC
MMSE filtering approach, originally proposed for detection of
random coded code-division multiple-access (CDMA) signals,
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is applied to channel equalization in [3], and to multiple-
input multiple-output (MIMO) channel equalization in [4]. In
[5], a turbo equalization technique for single carrier block-
transmission over multiple-access channels (MACs) in the
presence of frequency-selective fading is proposed that per-
forms the SC MMSE filtering in frequency domain, further
reducing the computational complexity.

The convergence of turbo systems can be analyzed by
extrinsic information transfer (EXIT) charts [6]. The EXIT
chart may be used to predict the convergence threshold and
to visualize the mutual information (MI) exchange between
the soft-input soft-output components, representing the conver-
gence property of turbo systems. Ashikhmin et al. [7] showed
that for any code with rate R, the area under its corresponding
DEC EXIT function is 1 — R. This property has been proved
so far only for the case when the DEC’s a-priori information
is assumed to be from an erasure channel. However, it also
appears to work well for Gaussian distributed a-priori log-
likelihoods (LLRs) [7]. Based on the area property of the
EXIT chart, it has been shown in [8], [9] that the problem
of rate allocation in the single-user case, in general, reduces
to a simple curve-fitting problem of the two-dimensional (2D)
EXIT curves of the DET and DEC. In [8], ten Brink et al. used
this technique to determine the optimal degree distribution of
low density parity check (LDPC) codes for single-user MIMO
bit interleaved coded modulation (BICM) employing iterative
detection and decoding. Based on a similar idea, the authors
of [9] investigate the design of repeat-accumulate codes with
iterative detection.

The EXIT chart can also be used for rate allocation in
MAC scenarios. In [10], the EXIT chart analysis is used
to optimize LDPC codes for the equal-rate 2-user Gaussian
MAC without fading employing iterative decoding. It is shown
that for allocating the same rate to both users very simple
LDPC code optimization approaches can be derived, similarly
to the single-user case. Similar results with LDPC codes are
obtained in [11], where the authors showed that by properly
choosing the multi-user code and applying iterative decoding,
any point on the boundary of the capacity region can be
closely approached without requiring time-sharing [12] or
rate-splitting [13].

The EXIT chart analysis is used in [14] to optimize LDPC
codes for the equal-rate flat-fading MIMO MAC employing
iterative detection and decoding. The problem of rate allo-
cation is studied from a large-system perspective, i.e., the
number of users and antennas are taken to infinity, while
their ratio remains fixed. For such a system, it is shown
that results from the asymptotic analysis of CDMA with
random spreading remains valid, which allows the behavior
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of the iterative receiver to be described by a single 2D EXIT
chart. Thus, rate allocation is performed by 2D EXIT curve
matching, as in the single-user case. The results reveal that
with the system proposed in [14] near capacity performance
can be asymptotically achieved. Asymptotic techniques for
rate allocation have also been applied in [15] to design
repetition codes in the context of equal-rate CDMA systems
with iterative detection and decoding.

In this paper, we consider the problem of rate allocation
for the 2-user frequency-selective fading MAC employing
soft cancellation frequency domain MMSE (SC FD-MMSE)
equalization. In contrast to previous work [10], [14], [15], we
do not restrict the rates of both users to be equal. For such a
turbo system, the EQ EXIT characteristic is given by two 3D
surfaces, and thus, rate allocation is no longer a simple 2D
matching of the EXIT chart.

Based on the area property of EXIT functions, we derive
an upper bound on the rate region of the 2-user turbo sys-
tem, given the EQ EXIT functions for a particular channel
realization and receiver noise variance. The rate region upper
bound is then used to study the problem of maximizing the
sum rate of both users. Specifically, we show that the sum rate
maximization can be formulated as a variational problem. We
provide an efficient solution to this optimization problem by
using an approximation on the EQ EXIT functions. As a result,
the optimal DEC EXIT curves of both users with respect to
the maximum sum rate of the turbo system, are obtained.

For practical reasons, we restrict each transmitter to have
only a finite number of codes with fixed rates. For this scenario
assumption, we propose a simple code selection algorithm for
the rate allocation that maximizes the coding rate of each
user, given the optimal DEC EXIT curve, while satisfying
the constraints for successful decoding. Moreover, we discuss
as an extension of the proposed algorithm an outage-based
rate allocation approach, and determine the achievable coding
rates of both users using a specific outage constraint.

The remainder of this paper is organized as follows. The
notation is introduced in Section II. In Section III, the system
description and the channel model are presented. In Section
IV-A, we define the EXIT functions for the EQ and both
DECs, and derive an upper bound on the rate region of the
2-user turbo system. We then consider the optimization of the
sum rate of both users in Section IV-B and propose a simple
rate allocation algorithm in Section IV-C. In Section IV-D,
we extend the proposed algorithm to an outage-based rate
allocation approach. In Section V, we present some numerical
results to verify the performance of the proposed approaches.
We summarize our results in Section VI.

II. NOTATION

The transpose and conjugate transpose operators are de-
noted by (-)* and (), respectively. The circg{a} operator
generates an () x @ circulant matrix having the elements of
vector a on its first column. The symbol ® indicates the
Kronecker product. The notation a > b for length-N vectors
a and b means a, > b, for n = 1,..,N. We use the
symbol = to indicate that the expression on the left hand
side is defined by the expression on the right hand side. We
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use E™ to represent a closed set E” = {x € [0,1]"}, and
OFE? is used for the boundary of E2. We denote the four
corner points of the region E? by ag = (0,0), a1 = (0, 1),
az = (1,1) and a3 = (1,0). Finally, F'[a,b] denotes the
space of monotonically increasing, continuous and piecewise
differentiable functions on the interval [a, b].

III. SYSTEM MODEL

Consider a single carrier cyclic prefix (CP) assisted 2-user
uplink system, where a base station having M receive antennas
receives signals from two active users, each equipped with
K transmit antennas. For the ease of analysis, we assume in
the following M = 2 and K = 1. However, the extension
to more generic cases (M > 2, I > 1) is straightforward.
The transmission scheme of each user is based on BICM,
where the information bit sequence is independently encoded
by a rate-r.j (with k& = 1,2 being the user index) binary
encoder, randomly bit-interleaved, binary phase-shift keying
(BPSK) modulated, and grouped into N (n =1, .., V) blocks
be(n) = [bor(n), s boi(n), b 14(n)]" of length Q
that are transmitted over the frequency-selective fading MAC.
The binary encoder can be a single convolutional code (SCC)
or a serially concatenated convolutional code (SCCC) [22].
Note that throughout the paper, we use index k to denote
user k.

The frequency-selective fading MAC is assumed to be
constant during the transmission of one frame (comprised of
N blocks), but varying randomly and independently frame-
by-frame. We restrict ourselves to Rayleigh block-fading
channels, where each of the 2K M links is comprised of
L independent and identically distributed (i.i.d.) complex
circularly-symmetric Gaussian path components hy,, =
[P (0), ooy P (L — 1)]T for m = 1,...,M. We always
assume that all channel gains are perfectly known at the
receiver.

Employing a CP of length P = L — 1 to each transmit
block, the received signals can be expressed as

2
r(n) =Y Hiby(n) +v(n),n=1,.,N, (1)

k=1
where H, = [H[, H{Q]T with Hy,, = circg{hym }

being the block-circulant channel matrix associated to the k-
th user, and v(n) ~ CN(0, 0*1) is the additive white Gaussian
noise (AWGN). Note that each H; may be decomposed into
a diagonal-block matrix Ej, by the Fourier matrix,

H; = (I, ® F¥)E,F, (2)

where F denotes the Fourier matrix of size ), whose (I, j)-th
element is given by (1/y/Q) exp(—i27lj/Q), i = +/—1, for
0<,;<Q—1.

At the receiver side, iterative processing for joint equaliza-
tion and decoding is performed. The receiver consists of an SC
FD-MMSE EQ and two single-user DECs that perform APP
decoding. It should be noted here that the major outcomes of
this paper are also applicable to other types of equalization
techniques.

Within the iterative processing, extrinsic LLRs of the coded
bits are exchanged between the EQ and two DECs, each
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separated by the interleaver and deinterleaver in their iteration
loop, following the turbo principle [2]. Inputs to the EQ are
the received signals r(n) and the a priori LLR sequences

Ce(n) = [Cok(n), ey Cai(n), ...,(Q_Lk(n)]T for all n, k,
3)

where

“)

Cq,k(n) = log (Pmb(bqvk(n) = —|—1) > .

Prob (bg,x(n) = —1)

The EQ computes the extrinsic LLR for each transmitted bit
bg,k (1),

(Prob(z 4 (n) by i(n) = +1)
Ag.k(n) = log (PrOb(Zq,k(n)bqa’f(n) = —1)> &)

where z, ;(n) is the SC FD-MMSE filter output as defined in
equation (18) in [5]. Similarly to (3), we arrange the A, 1 (n)’s
into vectors Agx(n) = [Aok(n), ...,CQ,Lk(n)]T for all n, k.
Note that during the first iteration of turbo equalization,
Cq.k(n) is zero for all n, k, ¢, and later on (g, 1 (n) is provided
via the interleaver in the form of extrinsic LLRs of the k-th
DEC.

The receiver also selects the code to be used for each user
from an available code set according to the criterion derived
in Section IV-C, where both users are notified of the codes
selected through separated feedback links. We assume zero-
delay and error-free feedback links.

IV. RATE ALLOCATION
A. Definition of EXIT Functions and Area Property

Let the MI between the transmitted bits b, ,(n) and the
corresponding LLRs A, ;(n) be denoted as [5]

Jim NLQI(bk(l), e (V) Ar(L), e A (),

and let the MI between b, ;(n) and ¢, x(n) be denoted as

Ie7k =

L= Jlim NLQI(bk(l)’ o DE(N); € (1), s CR(N)).

In the 2-user case the convergence characteristic of the EQ is
defined by two EXIT functions,

£ 1y — fo = (fer(La), fe2(1a)) € B2,

which depend on the MI I; = (Id71,Id72) € E? of both
DECs. In [5] it is shown that these two EXIT functions can
be efficiently computed by modeling the LLRs (,x(q) ~
N ((0%/2)bgk(n),0%) as independent Gaussian random vari-
ables, where o, = J (1) with J~! being the inverse of
J defined as [6]

1 +oo  (2—02/2)2 B
J(o’) =1— —/ e 202 10g2(1 +e z)dl‘ (6)

270 J_ o
As stated in [3], the filter output z, ,(n) of the EQ can be
closely approximated by an equivalent AWGN channel having
bgk(n) as its input,

Zgk(n) = prbgk(n) +ng.1(n), @)
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Fig. 1. EQ EXIT functions fe;1 and fe2 for a single random channel
realization and DEC EXIT function fg ; for a constraint length 5 rate-1/2
SCC. A possible decoding trajectory visualizing the MI exchange over the
iterations is plotted as projection onto the plane region ¢. Q = 128, L = 10
and Es/Nog = 0 dB.

where pu; is the equivalent channel gain, which is conditioned
on the FD channel response (21, Z2) and the receiver noise
variance o2, and 7, 1 (q) ~ N(0, (1 — px)/2). The signal-
to-noise ratio (SNR) in (7) is given by SNRy, = 2. /(1 — puz,).
Based on (5), the value of I j is given by the average MI of
the equivalent memoryless binary-input Gaussian channel, as

[6]
Ls = Fer(La) = J(2(/SNRy). @®)

Similarly, the convergence characteristics of both DECs are
defined by the two EXIT functions® fqx : Lo — far(lak) €
[E. In addition, these two functions have the extreme values
farx(0) =0and fq(1) =1 for k = 1,2. We obtain the f4 s
by a Monte Carlo method [6]. In the following, we assume
that f., f41 and fg 2 are monotonically increasing, continuous
and differentiable.

An example of the two EQ EXIT functions f. and the DEC
EXIT function fg4; is shown in Fig. 1. Also shown is a possi-
ble decoding trajectory of the MI exchange, which is plotted as
a projection onto the plane region U = {I, : I; € E?}. Note
that the DEC EXIT function f;2 (not shown) is drawn in
the I 2-coordinate. For the computation of the trajectory, the
codes of both users were in this case assumed to be identical,
and hence the shapes of their EXIT functions are exactly the
same.

Let D be a region defined by
D={1q: fer(Ta) > far(lax), k=1,2}. )

The region in (9) is shown in Fig. 1, and is referred to as the
feasible region of f, and fq 1, k = 1,2. Note that a9 € D,
since fer(ao) > fa.x(0) =0 for k =1,2.

Let {vP)},v(P) € D, v(®) = qq,p = 0,..., T be a sequence
of I;-tuples that models the decoding trajectory (projected
onto the plane region /) according to a specific activation

INote that fd,k, denoted in this paper as the DEC EXIT function,
corresponds to the inverse DEC EXIT characteristic defined in [6].
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ordering of the EQ and the two DECs over T iterations.
The monotonicity of all EXIT functions together with the
definition in (9) imply that viet) > () for all p, and
thus, the sequence {v(”)} converges monotonically to a limit
point I’} = lim,, . v(P), As shown in Theorem 1 of [16], this
limit point is unique and independent of the actual activation
ordering. Convergence of turbo equalization is achieved, when
the decoding trajectory attains the maximum point I} = ao.
This is possible for 7" being sufficiently large, if the following
two constraints hold:

D is pathwise connected” and ay € D. (10)

Let Ap = [[}, dI4 be the area of D. Assume now that each
DEC EXIT function fq j is matched to the corresponding EQ
EXIT function f, j so that only an infinitesimally small open
tube between the four surfaces remains, where the trajectory
can go from v0 = g4 to I’} = a2. Note that such DEC
EXIT functions imply 1) an ideally designed code for each
user of infinite block length to achieve a nearly zero BER
and 2) an infinite number of iterations between the EQ and
the two DECs®. Under this assumption, the size of the area
Ap is close to zero and the region D can be characterized
by a curve S, which is referred to as convergence curve in
what follows. The convergence curve S is parameterized by a
vector-function

u(t) = (ur(t),us(t)) : E— S,up € F'[0,1],k = 1,2,
(1D

where each wug(t), ¢ € E is monotonically increasing in the
parameter ¢ and has the prescribed boundary values u(0) = 0
and ug(1) = 1.

Let w(u) be a three-dimensional space curve, obtained by
projection of u on f. j,

wi(u) = (ui(t), uz(t), fer(u(t))) € E?, (12)

and let fku) gk — f,gu)(ld,k) € E be a function obtained
by projection of wy, onto the /4 ;-1 ,-plane. The convergence
curve u C D satisfies the constraints in (10), which implies
that

far(ag) < £ (Tax), V1o € [0,1), for k=1,2. (13)
From (13), we easily obtain the following bound:
A < AW, (14)

where A; and A,(Cu) denote the areas under fg ]d7k) and
F(14,), respectively,

1
AkE/ far(Lak)dda, (15)
°
A;u) E/ f,gu)(fd’k)dfd’k. (16)
0

A set A is said to be pathwise-connected if for every p,q € A there are
two real numbers a,b with @ < b and a continuous mapping f such that
F(a) =p, f(b) = g, and f(a,b]) C A 18],

3Note that this does not lead to a conclusion that the whole transmission
chain can achieve capacity, since the use of sub-optimal (SC FD-MMSE)
equalization already incurs a loss in rate [7].
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(a,1)

as

Fig. 2. Example of the parametric convergence curve u(t) with the two
corresponding EXIT space curves and the two areas defining the achievable
rates.

In [7], it is shown that the area under the EXIT function fg j of
an APP-based DEC for a rate- Ry, code satisfies the property
Ry = Aj. Combining this result with (14) yields an upper
bound for the rate Ry, of user k& with respect to the convergence
curve u,

Ry, < A, (17)

Equivalently, the area A,(Cu) in (16) can be expressed as
line integral of f.; along S in I, -direction, Aé“) =
fs fe(Ia)dI4 k. Therefore, we can also express (17) as

Ry </fe,k(1d)dId,k (18a)
S

1
:/ fer (u(t))u,(t)dt, (18b)
0
where u},(t) denotes the first derivative of uy(t). The equality
in (18b) follows directly from the curve parameterization
in (11). An example of the convergence curve with the
two corresponding EQ EXIT space curves and related areas
defining the achievable rates of both users is shown in Fig. 2.
Let P be the set of admissible parametric curves in the
plane region U,

P={p:pr € F'0,1],p}(t) > 0,Vt, k = 1,2,
p(0) = ao,p(1) = az}. (19)

From the inequality in (18) and with the definition in (19),
we finally obtain an upper bound for the rate region of both
users as

R = U {(RlaRQ) : Rk < / fE,l(Id)dId,k,k = 172}
pPEP P
(20)

Fig. 3 illustrates an example of the rate region in (20), where
fe1 and f.o have been computed using (8) for a random
channel realization. The rates at the corner point V; can be
achieved by successive equalization and decoding techniques,
where the signal from user 1 is detected first through iterations
only between the EQ and user 1’s DEC, such that only the
MI I, increases with the iterations, while the MI I o stays
zero. After decoding user 1’s signal, the signal from user 2 is
iteratively detected, while I;1 = 1. Thus, for achieving the
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0.95

Rz = 1.62 bpe

.6 0.65 0.7

0'78 O.LIS 0.8

R; [bpc]

0.85

Fig. 3. Rate region of 2-user MAC with SC FD-MMSE turbo equalization
for a random channel realization at Es/No = 5 dB, numerically computed
by generating a large number of different admissible convergence curves (a
gray dot corresponds to one curve). Q = 32, L = 10.

corner point V7, the convergence curve S must be given by a
path on the boundary OU, which connects the points ag, as
and as, S = L(ap, as,as), where L(qo,q1, .., qy) is defined
as the union of v straight line segments, connecting the points
¢ €E%i=0,.. v

v—1

E@mmwﬂ%ozLJ{%+A@H1—%%AGHLH}
i=0
(2D

The rate tuple at V5 can similarly be achieved by first
iteratively detecting the signal from user 2, followed by user
1’s signal detection. In this case the convergence curve must
be given by S = L(ag, a1, a2). Note that the rate region in
(20) is non-convex, in general, where the dominant face of
this region strongly depends on the particular realization of
the EQ EXIT functions f,.

B. Maximization of Sum Rate

To identify the rates of both users and the corresponding
convergence curve that maximize the sum rate, we are inter-
ested to solve the following variational optimization problem:

2
Rmaz = e I,)dl; .
I;?%E/pf k(Xg)dIg

Using (18), the functional in (22) can also be expressed as

(22)

Rip(t)] = / Y (p(1)) dt, 23)
where
Y(p) =Y fer(P(t)Pi(D). (24)
k=1

A first-order necessary condition of optimality to the vari-
ational problem is given by the Euler-Lagrange differential
equations [17]:

Y (p)

_doY(p) i
Opr  dt Op;,

Z0,k=12.

(25)
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Using (24), one can easily check, that the differential equations
in (25) reduce to one algebraic equation,

Ofe2(p) _ Ifen(p)
om Op2
The solutions of (26), if they exist, are the candidates satisfy-
ing the optimality requirement. However, a direct computation
of (26) is not possible, since f.1 and f. o are not given in
closed form. Moreover, the candidate curves of (26) are sta-
tionary paths, which generally do not satisfy the monotonicity
and boundary conditions of (19). Thus, the extremal cannot
be obtained directly from (26).
An approximate solution to problem (22) may be derived
when each EQ EXIT function f, ;. is approximated by a 2D
quadratic form*

!
=0.

(26)

ferXa) = aro + apilar + an2las + opslaila
+onally +apsly, (7

with the coefficients oy, ; obtained from a standard regression
method [18]. Under this assumption, the Euler-Lagrange equa-
tions in (25) reduce to one linear algebraic equation,

afe,2(Id) o afe,l (Id)
8Id71 8Id72

which leads to three possible outcomes: (i) no solution, (ii)
infinite number of solutions, or (iii) a unique solution.

(1) If (28) has no solution, the partial derivatives
Ofe2(Iq)/0141 and Ofc1(14)/014 2 are non-equal constants
in R. In Appendix A it is shown that in such a case either the
boundary curve L(ag, ag, az) or L(ag, a1, asz) solves problem
(22). Thus, the sum rate is maximized at the rate region corner
point of either V; or V.

T(L) = =0, (28)

(ii) If (28) has an infinite number of solutions, i.e., curl f, =
0 for all I; € E2, the functional in (23) is path-independent
[18]. Thus, R[p] is identical for all p € P and the two corner
points V7, and V5 are connected by a straight line segment
having a decay of —1.

(iii) If (28) has a unique solution, the solution curve
&= {1;: T(I;) = 0} can be parameterized by a continuous
vector-function g : E — &, where the first derivative of g
satisfies ¢;.(t) > 0 or g;,(t) < 0 for all ¢ € E. This property
allows us to formulate the following theorem.

Theorem 1: Let £ C U be parameterized by a vector-
function g : E — &£. Let the following two conditions be
satisfied:

ge(t) >0,k =1,2forall t € E, (29a)
>0 forI
Ty = O forla € Gr, (29b)
<0 for I; € Gs,
where the regions Gy, kK = 1,2 are defined as G; = {Id :

g1(t), Ig2 < g2(t),Vt € IE} Then, the convergence curve
S=EUL(ag,g(0)) UL(g(1),a2) (30)

Iig < gi(t), Iaz > g2(t),Vt € E} and Gy = {1y : g1 >

4Note that extensive simulations show that using a 2D quadratic form gives
a close approximation to f. 3. Note also that a polynomial approximation on
the EXIT functions has been used in [8] to design LDPC codes for iterative
MIMO systems.
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ITq2

p(t2) = p(ta):
Go

»
!

Fig. 4. Curve g : &, corresponding convergence curve p : S, and partition
of p for an arbitrary parametric curve p € P in the plane region U.

comprised of the curve £ and the two straight line segments
(all shown in Fig. 4) is optimal with respect to (22).

The following proof of Theorem 1 is based on Green’s
theorem [18] and is similar to that presented in [19].

Proof: For any admissible parametric curve p € P, we
can find a parameterization p € P of S and a partitioning
\U;[ti, tix1] of the interval E such that for each interval
[ti,ti1], one has p(t;) = P(t:i), p(ti+1) = P(tiy1), and
p(t) € Gy or p(t) € G, for all ¢t € [t;,t;+1]. An example
of such a partitioning is shown in Fig. 4. Based on the parti-
tioning, we can express the sum rate difference R[p] — R[p]
between p and p as

Rp|—Rlp) =3 (AR = | Uy / "y (p)a).

1 1 1 (1)
Each increment AR; can be written as line integral along the
closed curve A; = {p(t), p(t) : t € [t;, tiy1]} yielding

AR; = %‘j{ fea(Xa)dIg +%‘f fe2(Ia)dlg2, (32)
.Ai -Ai

where v; = 1 when p(¢) € Gy, for all ¢ € [t;,t;41], and v; =
—1 otherwise. Let each simple closed curve A; be oriented
in the positive direction with the bounded region M; C U/ on
the left. Then, applying Green’s theorem to (32) allows us to
rewrite AR; as

st ],

With the conditions in (29), we can state that AR; > 0 since
either M; C Gy or M; C Go, as shown in Fig. 4. Thus, we
conclude that R[p] > R[p] for any p € P, which yields the
optimality of S in (30). [ ]

The optimality of S in (30) is given only when both
conditions (29) are satisfied. In the cases when at least one of
these conditions is violated, we can use Green’s theorem as
in (31) and (32) to show that candidate solutions to problem
(22) are the convergence curves Ho(u) = L(ao, r0,1,70,2, a2)
and H1(u) = L(ag,r1,1,71,2, a2), which are comprised of the
union of three straight-line segments connecting the points
To,1 = (U,O), To,2 = (U,l) and T = (O,U), T2 = (1,U)

T(14)dIg1d1g . (33)

IEEE TRANSACTIONS ON WIRELESS COMMUNICATIONS, VOL. 9, NO. 3, MARCH 2010

with v € E. Using the candidate solutions, we show in
Appendix B that problem (22) can be rewritten as a quadratic
extremal problem, which may be solved with standard meth-
ods of classical calculus [18].

The three possible outcomes of (28) discussed above, can
now be used to calculate the convergence curve that solves
problem (22), which is summarized in Algorithm 1.

Algorithm 1 Algorithm for computing the convergence curve
that maximizes the sum rate
1: Calculate the coefficients in (27) for each EQ EXIT
function f. ; using a standard regression method [18].
if (45) is satisfied then
Output the boundary curve that solves (46).
else if (45a) is satisfied and (45b) is violated then
Output an arbitrary convergence curve p € P.
else if (29) is satisfied then
Output the convergence curve in (30).
else
Output the convergence curve H;(u), | = 1,2, u € E
with (I, u) being the solution to (51).
end if

R A o

—_
=4

C. Rate Allocation using EXIT Functions

Let p € P be the convergence curve that solves problem
(22). An upper bound of the rate of user k& with re (pect to p
is then glven by the area under the EXIT function fkp , =
fo fk (I4)dIa, as illustrated in Fig. 2. To closely approach
the rate Ry, the code of user k should have its DEC EXIT
function fq 1 as close to f,gp) as possible, while satisfying the
constraints in (10). In practice, however, optimizing fg by
adjusting the available code parameters such that optimality
in a strict sense is guaranteed may not be possible, since the
code parameters are presumably limited. Thus, for practical
reasons, we restrict each transmitter to have only a finite set
of codes C = {C4, ..., C,, }, with m being the number of the
codes in the set, with fixed rates. Then, a simple approach for
rate allocation is to select, for each k, the code C,, € C with
the highest possible rate at which convergence is achieved,
while its DEC EXIT function ftﬁ") best fits to f,gp). Based
on this concept, we now propose’a rate allocation algorithm,
which is summarized as follows.

1) For each realization of the FD channel matrices (E1,
=), calculate the EQ EXIT functions f. ; and f, 2 using
(8).

2) Calculate the convergence curve p € P that solves (22)
using Algorithm 1.

3) Calculate f,gp) by projecting the space curve wy(p) onto
the I, 1-I4 1-plane.

4) To obtain high information rate, select the channel code
for each user that satisfies:

Tek = Max {T(Cn) : Igﬁ)(fd7k) > féin)(Id,k)

CnecC

Z(Ing),VId,k S [0, 1)}, (34)
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where 7(C},) denotes the rate of code C,,, and z(Iy )
is a function to control the speed of convergence of the
decoding trajectory to the maximum point I’} = as.

5) If r.; is NULL, select the code with the lowest possible
rate in C,

Ter = min r(C). (35)

CnecC

6) Output the selected coding rates 1.1 and 7. .

D. Outage-based Rate Allocation

In this section, we extend the above code selection algo-
rithm to an outage-based rate allocation approach for non-
ergodic fading channels. In the context of turbo equalization,
the coding rate 7. ; of the k-th user should be no greater than
rep(P) = maxc,ec {r(Cu) = f7 Uax) = £33 Tax) +
2(Iak),VIax € [0,1)} with p € P being the solution to (22),
such that the constraints in (10) are satisfied. Assume that for
each code C,, € C we have f(gc”)(ld) > f(gc’"')(ld), for all
I, € [0,1) if r(C,) > r(C,,) with Cy,, € C. Then, the set
of code rate pairs, at which convergence of turbo equalization
is achieved for the specific FD channel matrices (21, Ez), is
given by

T(f’) = {(7"071,7’0,2) : rc,l — T(Cn S r:,l(f’)7
Te2 =1(Cm) <775(P), Cn, Cry € C}. (36)

For an outage-based rate allocation, we view the rate pair
(r:1(P),7;5(P)) as random variables since p depends on
(21, B3) which are random matrices whose particular re-
alizations change independently, frame-by-frame. If the two
users are transmitting at rates (r.1,7.2), an outage event
occurs if either 7.1 > 7% 1(P) or 72 > 77 5(p). Thus, we
define the outage probability for the code rate pair (7¢,1,7¢,2)
as Poyt(re1,7c2) = Prob((rc,l,rc,g) ¢ T(f))). The 2-user
outage rate region is then given by

RSUt = {(rc,hrc,Q) : Pout(rc,hrc,Q) S 6}7 (37)

where e denotes the outage probability. The maximum sum
rate at which reliable transmission for the two users is possible
for (1 — €) - 100% of the channel realizations, can then be
expressed as solution to the problem:

ROt = (38)

max

T T .
(re,1,7¢,2)ERUE el e

For the prescribed constraint Py (7¢1,7¢,2) < €, the coding
rates (7.1, 7¢,2) satisfying (38) are the largest rates over the
2-user MAC for the given codes in C. In this paper, we obtain
the region in (37) by a Monte Carlo method, as described in
Section V-C.

V. NUMERICAL RESULTS

In this section, results of capacity calculations and sim-
ulations conducted to evaluate the throughput enhancement
achieved by the proposed two rate allocation approaches are
presented. We consider a single-carrier block-cyclic transmis-
sion over frequency-selective Rayleigh block-fading channels,
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Fig. 5. Spectral efficiency of a 2-user turbo system with SC FD-MMSE
equalization when optimally designed user codes are assumed for transmis-
sion, and ergodic sum capacity with Gaussian and with BPSK inputs. () = 32,
L=3 P=2

where typical values of L (L = 3, L = 5 and L = 32) are
assumed. We define the average SNR at the receiver as

M L—
By _ 2 m=1 l:OlEUhk,m(Z)F]EO
NO o Mo? ’

where E[-] denotes expectation, and Ey is the total energy per
symbol at the transmitters.

(39)

A. Maximum Spectral Efficiency

Fig. 5 shows the maximum achievable spectral efficiency
p = Q%R of the 2-user turbo system, when assuming
(optimally designed) user codes whose DEC EXIT functions

satisfy:

far=fP for k=1,2. (40)

In (40), p is the solution to problem (22) for a specific channel
realization given. The rate R has been calculated by averaging
R= Zi:l fol f,gp)(ld,k)dld,k over a large number of channel
realizations. For comparison, the ergodic i.i.d. Gaussian-input
sum capacity [20] and the ergodic BPSK-input sum capacity of
the frequency-selective Rayleigh fading channel (L = 3) with
evenly allocated transmit power are also shown. The BPSK-
input capacity result has been obtained by a Monte Carlo
method, as described in [21]. We assume that the channel
state information is known only at the receiver. Comparing
the numerical results in Fig. 5, we find that the loss incurred
by the use of SC FD-MMSE equalization with respect to
the BPSK-input capacity slightly increases for large values
of E;/Ny. We also observe that there is almost no difference
between the three curves up to F,/Ny = —8 dB, indicating
that the 2-user turbo system with BPSK-inputs, using SC
FD-MMSE equalization with user codes whose DEC EXIT
functions satisfy (40), is nearly optimal in the low E;/Ny
region.

B. Rate Allocation with Practical Codes

The rate-compatible punctured SCCCs proposed in [22],
consisting of a rate-r. outer encoder and a recursive rate-
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TABLE I
SELECTED CODE RATE PAIRS AND INFORMATION RATE PAIRS OF BOTH
USERS FOR TWO DIFFERENT CONVERGENCE CURVES.

Te,1 Tc,2 Te Ry Ro R
Max-Sum-Rate 0.75 0.85 1.60 | 0.84 0.90 1.74
Min-Sum-Rate 0.90 | 045 1.35 0.98 0.58 1.56

1 inner encoder with polynomials (g,,go) = (3,2) (g, de-
notes the feedback polynomial) in octal notation, are assumed
for rate allocation at both users. The outer encoder of the
SCCC is selected from a set of 17 subcodes with rates
re = 0.05-(1+n), n = 1,..,17. The length of a frame
is fixed to N@ = 16384 BPSK symbols, and z(x) in (34) is
defined as z(z) = 0.025 — 0.025x. The turbo EQ performs
15 iterations between the EQ and both SCCC DECs, and 20
iterations between the inner and outer DEC. Note that z(x)
is preliminarily optimized by computer simulations to find an
acceptable trade-off between performance of the turbo EQ and
number of iterations needed to ensure convergence.

Table I shows the selected code rate pairs at E /Ng =
4.75 dB with respect to (34) and the information rate
pairs satisfying (22) for a single random channel realization.
The channel coefficients are given by hyi = [0.045 +
0.027i, —0.054+0.045i, —0.134—0.022i]7, hy 5 = [-0.124+
0.125i, —0.038—0.0104, —0.19340.590i] 7, ho 1 = [—0.042+
0.020i, —0.140 — 0.0367, —0.145 — 0.1214]7, and hao =
[-0.157 + 0.186i, —0.153 + 0.0784,0.198 + 0.312i]7" with
i = +/—1. For comparison, the selected code rate pairs
rer and information rate pairs R = ff) Jerx(Xa)dIgp,
computed for the convergence curve satisfying p =
arg minpep Zi:l jp fex(Ig)dlyy, are also shown and re-
ferred to as "Min-Rate-Sum’. The results in Table I indicate
that the selected code rate pairs of both users, and thus the
total achievable rate of the turbo system, strongly depend
on the convergence curve chosen for the particular channel
realization.

Fig. 6 shows the BER performance of the turbo EQ for
a single channel realization having the same coefficients
as given above. The users’ codes are selected with respect
to (34) at SNR E;/Ng = 4.75 dB. Also shown is the
SNR E;/Ng|min at which the instantaneous BPSK-input sum
capacity (for the given channel realization) is equal to the
total rate Zi:l Te,) = 1.60 bit per channel use (bpc) of the
turbo system. It is observed that the selected codes show
convergence starting at 3.6 dB and 4.1 dB E,/N, for user
1 and user 2, respectively. Thus, the SC FD-MMSE turbo
EQ indeed satisfies the convergence constraints (10) for the
desired SNR E /Ny |qes. Further, we observe that the turbo EQ
operates within about 2 dB F /Ny to its respective capacity
limit at a BER of 1076,

For evaluating the throughput efficiency, a selective-repeat
automatic repeat-request (ARQ) system with infinite buffering
[23] is assumed. Fig. 7 shows the average total throughput of
the turbo system versus E;/Ny for L = 32 channels. The
spectral efficiency p (see Section V-A) of the turbo system
with user codes whose DEC EXIT functions satisfy (40),
is shown as a reference. Also shown is the average total
throughput performance for an ARQ scheme with fixed coding
rates 7. 12 = 0.1-n, n =1,..,9 of both users. As observed
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Fig. 6. BER performance of the turbo EQ for a fixed L = 3 channel

realization with user codes having the coding rates 7.1 = 0.75 and 7.2 =
0.85. Q@ =32, L =3.
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Fig. 7. Average total throughput of both users versus Es /N for the proposed
rate allocation scheme and for ARQ with fixed coding rates r. 12 =0.1-n
with n = 1,..,9 (dashed curves, from bottom to top). @ = 128, L = 32.

in Fig. 7, substantial throughput gain is obtained with the
rate allocation approach proposed in Section IV-C over fixed
rate ARQ. Further, we find that the throughput performance
is only 1.5 dB away (in the high E,/Ny region) from the
throughput achieved when optimally designed user codes are
assumed for transmission. Notably, however, there is still a
gap of almost 2.5 dB between both curves in the low E,/Ng
region. It should be noted though, that by using more flexible
coding techniques, such as irregular SCCCs (e.g., see [22])
or irregular LDPC codes (e.g., see [8]) which allow a code
design, given the channel realizations, the performance loss
can be reduced.

C. Outage-based Rate Allocation and Outage Capacity Re-
gion
In this section, the outage-based rate allocation technique

proposed in Section IV-D is applied to L = 5 channels. The
same code set as in Section V-B is assumed for rate allocation
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TABLE IT
CODE RATE PAIRS AND ACHIEVABLE INFORMATION RATES OF A 2-USER
SYSTEM WITH BPSK INPUTS FOR OUTAGE PROBABILITY OF € = 0.1.

Es/No [dB] | me1 | re2 | re 71 72 7
0 0.35 0.35 0.70 0.47 0.53 1.00
1 0.40 0.40 0.80 0.55 0.61 1.16
2 0.50 0.50 1.00 0.64 0.67 1.31
3 0.55 0.60 1.15 0.70 0.76 1.46
0.60 | 0.55
4 0.65 | 0.65 1.30 | 0.79 | 0.82 1.61

at both users. In addition, we include the numerical results for
the boundary calculation for the outage binary-input capacity
region [24], [25] with various values of outage probabilities
as references. The outage binary-input capacity region of the
2-user MAC is defined as the set of all rate pairs (ry,7s2)
satisfying [24]

e = () Peirs) < )

where P,(r1,12) = Prob((rl, ro) & Cp(B1, Eg)) is the outage
probability constraint for the rate pair (r,72) with Cp(E1, Ea)
being the binary-input capacity region conditioned on the
specific FD channel realization (E;,Z3). The binary-input
capacity region C,(E1, E2) can be expressed as follows [12]:

Co(B1,B2) = {(r1,m2) : Y re <Iribp, k€ Z bl € 2)},
keZ

(41)

(42)
where Z denotes any subset of {1,2}, and Z its complement.
Fig. 8 shows the code rate pairs (7,1, 7¢,2) that maximize sum
rate among those combinations of the codes in the code set
C for outage probabilities ¢ = 0.01, 0.1, and 0.5. In all the
cases, the Es/Ny is set at 4 dB. To obtain the code rate pairs
for the outage constraint Py (rc,1,7c2) < €, we computed
the 2-user outage rate region R¢“! by transmitting over V
independent channel realizations. Specifically, we determined
the set of code rate pairs 7(p) for each of the V' channel
realizations according to (36), and recorded the total number
U of outage events ((rc,1,7c2) ¢ T(p)) for a given code rate
pair (r,1,7¢2). According to the definition of R‘e’“t, all the
code rate pairs (re1,7c2) € R2" satisfy the condition % <e,
and the code rate pairs that maximize sum rate can easily be
computed with (38). Also shown in Fig. 8 are the outage
binary-input capacity regions C°“! for the three different
values of €, obtained by a Monte Carlo method [21]. The
achievable rate pairs on the region boundaries that maximize
outage capacity, i.e., (f1,72) = MaX(y, r,)ecout 1 + T2 are
marked as well. As it is evident from this figure, the larger
the desired outage probability, the larger is the resulting
outage binary-input capacity region. Furthermore, as expected,
the code rate pairs that satisfy (38) are contained by their
respective outage binary-input capacity region. We observe
that these rate pairs are almost symmetric with respect to
the line 71 = ro = R°“/2. This is apparently obvious
since we expect that the two users’ rates obtained by (22)
are equal in the sense of average. Note that, due to a finite
number of Monte Carlo trials, the rate pairs are not exactly
symmetric. The code rate pairs for a given outage probability
of € = 0.1 at different E,/Ny-values are listed in Table II

SNote that the indices n and g in the variable b, j(n) have been omitted
in (42) for notational simplicity.
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Fig. 8. Achievable code rate pairs (markers: '+, "x’, and ’¢’) for the two

users that maximize sum rate for the given code set C and respective 2-
user outage binary-input capacity regions when ¢ = 0.01, 0.1, 0.5, and
Es/No = 4 dB. The "0’ markers indicate the achievable rates of the two
users that maximize outage capacity with the desired outage probability.

For comparison, the maximal achievable rates (71, 72) are also
listed. As observed in Table II, there is still a performance
loss of about 0.3 bpc in sum rate over the considered E; /Ny
range of the proposed outage-based rate allocation approach,
compared to the outage capacity results. Reducing this loss
by using appropriate but still practical coding techniques is
an interesting further research topic that will be considered in
our future work.

VI. CONCLUSION

In this paper, we consider the problem of rate allocation
in frequency-selective 2-user Gaussian multiple access fading
channels employing SC FD-MMSE turbo equalization. The
area property theorem for EXIT charts is used to derive
an upper bound on the rate region of the turbo system.
Using this bound, we study the problem of maximizing the
sum rate of both users, given the EXIT function of the
EQ, and present an approximate solution to this optimization
problem. In addition, a simple code selection algorithm for
rate allocation, using the EXIT curves obtained as a result
of the sum rate optimization, is proposed. Numerical results
show that the achievable throughput of the proposed algorithm
using rate-compatible punctured SCCCs for each user, is only
1.5 dB away for high E/Ny from the maximal supportable
throughput achieved with optimally designed user codes for
each channel realization. Furthermore, the extension of this
algorithm to an outage-based rate allocation approach is
discussed. It should be emphasized here that the proposed two
algorithms are only applicable for the 2-user case. In [26],
the authors discuss a heuristic approach based on a dynamic
programming principle that extends the proposed algorithms
to more generic cases having more than two users.

APPENDIX A

Using (27), the functional in (23) can be written as

1 1 1
/ Y(p)dt ~ ¢+ / B (1)t + / ha(p2)p b, (43)
0 0 0
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where hi(p1) = ao1p1 + (@24 — a1,3/2)p? and ha(p2) =
ai,9p2 + (a15 — a23/2)p3 are quadratic polynomials in p;
and pa, respectively, and c is a constant. The Euler-Lagrange
equation in (28) can be written with (27) as

!
ag1 — 12+ (2004 —on3)lg1 — (215 — as3)Ig0 = 0.
(44)
In the case when (28) has no solution, the coefficients of the
polynomials hi(p1) and ha(ps2) satisfy:
(45a)
(45b)

a1,3 = 224,23 = 2011 5,
Q21 — Q1.2 7£ 0.

By (43) and (45), the variational problem in (22) becomes

Rmam ~c+ ma%( {(OLLQ — 01271) / Id,ZdId,l}- (46)

pPE P

Now, it is easy to confirm that the sum rate expression given
by (46) is maximized, either for p(t) € L(ag, a1, az), for all
t e Eif Q1,2 > Qg1 Or p(t) S £(a07a3,a2), for all t € E if
ar2 < Q1.

APPENDIX B

Using the integral expression in (43), we can express the
sum rates Ro(u) and Rq(u) for Ho(u) and Hi(u), respec-
tively, as functions of v € E, as

u 1
Ro(u) =c +/ hQ(O)dIdJ +/ hl(u)dldg
0 0

1
+/ ho(1)dIgy, (47)

u 1
Rq (u) =c+ / hl(O)dI(LQ + / hg(u)d[dJ
0 0

1
+ / hi(1)dIgs, (48)

Integrating each term in (47) and (48) allows us to rewrite
Ro(u) and Ry (u) as

Ro(u) =c+ hl(u) + (1 — u)hg(l), (49)
Ri(u) = c+ ha(u) + (1 —u)hy(1). (50)

Thus, the variational problem in (22) reduces to:
Ryaz &~ Max max {Rl(u)}7 (51)

1€{0,1} ue[0,1]

of which solution can easily be obtained with the standard
framework of classical calculus, since the objective function
is quadratic in u [18].
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